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Direction Finding for Bistatic MIMO Radar
with Non-Circular Sources

Hao Chen' 2 *, Xinggan Zhang?, Yechao Bai?, and Jinji Ma'

Abstract—A new direction finding method for multiple-input multiple-output (MIMO) radar with
non-circular sources is proposed. This method takes advantage of the properties of non-circular sources
to formulate a new virtual array. Then based on the ESPRIT like algorithm, the bearing of targets
is estimated. In addition, the direction of departure (DOD) and direction of arrival (DOA) are paired
automatically. Compared with the uniform circular array estimation of signal parameters by rotational
invariance techniques (UCA-ESPRIT), the proposed method can achieve better estimation performance
and deal with more targets. We also provide the Cramer-Rao Lower Bound (CRLB) for comparison.
Simulation results demonstrate the effectiveness and feasibility of the proposed method.

1. INTRODUCTION

Multiple-input multiple-output (MIMO) radar exploits multiple antennas to transmit diversity
waveforms and makes use of multiple antennas to receive the signal reflected from targets simultaneously,
which has attracted a lot of attention [1-4]. MIMO radar can obtain waveform diversity, spatial
diversity, polarization diversity and large degrees of freedom (DOF), thereby has demonstrated the
potential to dramatically improve target parameter estimation, target identification and anti-jamming
performance [5-7]. It is well known that direction finding and localization of target are two basic
functions for radar system. Among the most popular high resolution methods for direction of
departure (DOD) and direction of arrival (DOA) estimation, subspace algorithms such as multiple
signal classification (MUSIC) [8] and estimation of signal parameters by rotational invariance techniques
(ESPRIT) [9] are widely used.

For direction finding of MIMO radar with uniform linear array (ULA), many methods have been
proposed [10-14]. Reduced-dimension MUSIC for angle estimation has been derived in [10], which only
requires one-dimensional search and can save computational time. Unfortunately, the algorithm will
fail to work in the presence of array gain-phase error. It is proved in [11] that the ESPRIT algorithm
exploits invariance properties of both transmit and receive ULAs, and can estimate the transmit and
receive angles of MIMO radar efficiently. However, the algorithm estimates the two angles separately in
each dimension and requires an additional pairing procedure. The ESPRIT method without pairing is
proposed in [12], and by doing so, the transmit and receive angles can be paired automatically. Uniform
circular array (UCA) can provide both azimuth and elevation angles, which are attractive in many
practical applications [15-17]. Based on the MIMO radar with transmit UCA, the three-dimensional
(3-D) coordinates of targets are estimated [18].

Most current works on direction finding with MIMO radar do not consider non-circularity
characteristics of the sources. Non-circular signals, such as binary phase shift keying (BPSK) and
amplitude shift keying (ASK), are widely used in practical scenarios. By exploiting non-circularity
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characteristics of sources, the virtual array elements of MIMO radar can be enlarged, which can
improve the performance of parameter estimation [19-21]. Conjugate ESPRIT (C-ESPRIT) algorithm
is proposed for direction finding with a bistatic MIMO radar, which can deal with more targets and pair
automatically [22]. Based on the Euler’s formula, real-valued ESPRIT (RV-ESPRIT) for non-circular
sources is presented [23]. Combining the ESPRIT and ROOT-MUSIC techniques, a joint DOA and DOD
estimate method is proposed in [24]. To reduce computational complexity, a low-complexity ESPRIT-
ROOT-MUSIC algorithm is presented in [25]. For coexistence of circular and non-circular signals, the
ESPRIT and Unitary ESPRIT (U-ESPRIT) [26], and joint digitalization based [27] algorithms are
proposed. The above ESPRIT like methods need to perform eigenvalue decomposition (EVD), which
are time consuming. To avoid the EVD, propagator method (PM) is applied to direction finding with
non-circular sources [28]. Nevertheless, when the array of MIMO radar is the UCA, the above direction
finding methods will be disabled. To the best of our knowledge, direction finding for MIMO radar with
UCA and non-circular signals has not yet been published.

In this paper, we address the problem of associating direction finding from a scheme of MIMO
radar, where the transmit array is a UCA, and the receive array is a ULA. Firstly, we define two
selection matrices. By applying the rotational invariance characteristics of receive ULA, the DOA can
be firstly estimated. The steering vectors which contain the transmit elevation angle and the azimuth
are coupled in the transmit UCA; therefore, the key step for estimating the DOD is to decouple the
two angles from the received data. The UCA-ESPRIT algorithm for non-circular signals is derived to
estimate the transmit elevation angles and azimuth angles of MIMO radar. The proposed method can
be paired automatically. Furthermore, the Cramer-Rao Lower Bound (CRLB) on the estimation of the
targets with non-circular sources is also derived.

The remainder of this paper is organized as follows. The data model for strictly non-circular
sources of MIMO radar is introduced in Section 2. In Section 3, a novel joint multiple parameter
estimation method for MIMO radar system is proposed. In Section 4, we deduce the CRLB of estimation.
Simulation results and performance analysis are shown in Section 5. Finally, Section 6 concludes the
paper.

Notations: The superscripts (-)7, (), (-)*, and (-)~! denote transpose, conjugate transpose,
complex conjugate, and matrix inversion, respectively. The Hadamard product of two matrices A
and B is represented by A ® B, and the Kronecker product is symbolized by A ® B. I¢ and Of denote
the f x f identity matrix and matrices of zeros. In addition, Re{-} extract the real part of a complex
matrix, and the matrix Iy denotes the F' x F' exchange matrix with ones on its anti-diagonal and zeros
elsewhere.

2. SIGNAL MODEL OF MIMO RADAR

Considering a MIMO radar system consisting of a UCA for transmit array and a ULA for receive array.
The transmit UCA has M elements which are distributed over the circumference of a circle with radius
r. The receive ULA has N elements with the space d between adjacent antennas. Assuming that the
transmit array transmits M narrowband non-circular sources, reflected by K noncoherent targets, and
then received by the N receiving arrays at the Y-axis as shown in Fig. 1. The length between the
center of UCA and the reference point of ULA is L,. The kth target is located at (ay, 0k, pr), where
ay, denotes the DOA, 6 the transmit elevation angle, and ¢y, the transmit azimuth.
The output of the receiver can be written as

K
x(t) =Y pilt)ar(ai)af (6:, pi)bi(t) + =(t) (1)

i=1
where pg(t) is the reflection coefficient of the kth target, and a,(ay) and a;(0g,pr) are the receive
steering vector and transmit steering vector, respectively. b;(t) is the transmitting non-circular signal.
z(t) is the additive Gaussian white noise with mean zero and variance o?. Note that the noises are

independent of each other. The receive and transmit steering vector can be represented as

a (o) = |1,e/2m8cose ,ej%%(N—l)cosa] @)
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Figure 1. Geometry of MIMO radar.

at(e’ S0) — [ej27rrsin0c08(§0—’70)/>\’ ej27rrsin€c0$(§0—’71)/>\’ e ej27rrsin€cos(<p—~/M,1)/)\ (3)
where X is the wavelength of transmitting signal, and ~,, = %Tm, m=0,1,... M —1.
After matched filters, the received data can be expressed as

X=AS+7Z (4)
where X € CMNXL g the received data sampling, with L being the number of snapshots. A =
[A1, Ao, ..., Ag] € CMNXE ig the steering vectors of the radar system, with Ax = a,.(ax)®a; (0, 0x ).
S = [s1(t),s2(t),...,sk(t)]T € CKXL is the signal matrix, with sx(t) = pxbx and the noise

Z ¢ CMNXL_ Duye to the non-circularity of sources, the signal matrix S can be represented as [20]
S =w¥S, (5)
where ¥ = diag([e’1,e772, ... e/PK]) is a diagonal matrix whose diagonal elements are the stationary

complex phase shifts, and Sg is a real valued symbol matrix.

3. PROPOSED PARAMETER ESTIMATION METHOD

In this section, we formulate a new virtual array based on the received data and present a direction
finding method in which the DOAs and DODs can be paired automatically.

3.1. Estimation of the DOA

In order to utilize the non-circularity of the sources, we define an extended measurement matrix as

(ne) _ X
X = [ Iy v X* ]

(6)
_ AS n Z
| Iy NA*S* IIynNZ*
It is known that Sg in Equation (5) is a real valued symbol matrix, and we have Sg = Sp* = ¥!S.
Equation (6) can be rewritten as

(ne) _ AS Z
X" = [ I, nA™T*S? ] + [ N Z* ]

A z (7)
|: HMNA*‘I’*‘I’_I :| |: Iy NZ* :|
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Applying eigenvalue decomposition (EVD) to the covariance matrix of X ("¢) we have
Ry =E [X("C>XH(”C)] — E¢SEf + EySyEL (8)

where ¥ g and Xy are diagonal matrices whose diagonal elements contain the largest K eigenvalues
and smallest 2M N — K eigenvalues. The signal subspace matrix Eg is composed of K eigenvectors
corresponding to K eigenvalues of Ry, and Ey is the noise subspace matrix including the rest of
eigenvectors.

Define two selection matrices as

J1 = [In-1,0n-nyx(v+1)] @ In (9)
Jo = [0v—1)x1, In-1,0(v—1)x ] @ It (10)

Here J; select the first (N — 1)M columns of the matrix, and the index is from 1 to (N — 1)M. Jo
select the second (N — 1)M columns of the matrix, andthe index is from M + 1 to NM. Let E; and
E5 be submatrices formed from Eg as

E, =J,Eg (11)

E, = J,Eg (12)

Assume that the diagonal elements of A, = diag[ni,m9,...,nk] are the eigenvalues of ®, = T~1A, T,
which satisfy Eq = E{®,.. Then ®,. can be obtained by the least squares method, and the DOA of the
kth target can be obtained by

Aarg(n)

k=1,2,... K. 13
), k=1 (13)

Q). = arccos <

3.2. Estimation of the DOD

In this part, we firstly extract the matrices which contain steering vector of the transmitting array from
the received data. Then based on the UCA-ESPRIT algorithm for non-circular sources, the elevation
angle and azimuth of target can be estimated.

Similar to J; and Jo, we also define another two selection matrices as

J3=[In-1,0n_1)x1] ® In (14)

Ji=[0n_1)x1, In—1] @ Ipy. (15)
Then the rotated factor can be expressed as

X1 =J3X=J3AS+ J3Z (16)

Xo =Jy X =J4AS + J4Z. (17)

The autocorrelation and crosscorrelation matrixes of Xy and Xy are Ry = F[X; X, H I, Re = E[XgXlH ,
owing to J4A = J3AQ, where the diagonal elements of Q are the steering vector of receiver array.
According to [18], define the matrix Rg as

RS :RQ(Rl —0'21MN_1)_1. (18)
)

Via eigenvalue decomposition of Rg, we can then obtain the eigenvector E(SK that spans the beamspace

signal subspaces, where E(SK) = J3A.
Define a selection matrix J5 as
J5 = [a.(a1),a,(G2), ..., a.(dx )T @ Iy (19)
where «y is the estimation of DOA in Equation (13). Finally, the matrix which contains the steering
vector of the transmitting array can be obtained by
1

_ (K)
Y= By (20)
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Based on the phase mode excitation method, the non-circular (NC) UCA-ESPRIT algorithm can
be used to estimate the transmit elevation angle and azimuth of non-circular sources. The beamformer
FI is defined as [15]

FiI = cpvl (21)

where Cp = diag(j=",...,571,4% 7%, ...,5~F), P =2mr/\. Assuming r = )\, we have the maximum

mode order P = 6. V = \/Lﬁ[v_p,...,vo,...,Vp] and v, = [1,ej27rp/M,,,,7ej2WP(M—1)/M]H7

p=1,2,..., P. Thus, the beamspace data matrix can be written as Y = F/Y,=A_S + Z..
The number of available beams is doubled by forming

(ne) _ Y . A.S Z,
where M’ = 2P + 1. Similar to Equation (7), we have
A Z
Y(nc) _ >ke B €.
|: IM’AeAe 1 :| S+ |: IM’Ze :| (23)

Define the unitary matrix

L[ Iy Iy
H _ M M
QQM’ - ﬁ [ gLy —i ] ’ (24)

B = Qi Yy, (25)

Assume that the K dominant left singular vector of B¢ is S, (") which spanning the column space
of QgM,A(”C); therefore, the matrix QapS, ™ spans the space of A, Let Cy("®) = I, @ Cy, where

Cy = diag {(—1)P, ce (—1)1, 1,1,..., 1} € CM'*1 The signal subspace matrix can be expressed as

and the matrix

S(()nc) _ C(()nC)QQMlsgnc). (26)

We define A(_l) = [IM”yoM”x2]7A(O) = [OMNXI,IMN,OMNXI], and A(l) = [OM”X271M”]7 where
M" = 2P — 1. The selection matrices ACY A© and AD choose the first, middle and last M”
elements. Let

WO =1, A® (27)

") =1, eT (28)

s — w(g{re) (29)

where T' = \/(nr)diag {1 — P,...,—1,0,1,...,P — 1}, and ¢ = —1,0,1. Therefore, the submatrices of
the signal subspace matrix Sénc) satisfy

EM)¥ = "9s0) (30)

where E(¢) = [S,S;”,S,?Q}, and ¥ = [ \I‘?* ] Equation (30) is overdetermined when M” > K, and

has a unique solution ¥ by utilizing the least squares method. Considering that the eigenvalues of ¥

are v, k =1,2,..., K, then the transmitting elevation angles 6, and azimuth ¢; can be obtained by
Or = arcsin(|vg|) (31)
bk = arg(x)- (32)

From Equations (19), (20), and (21), we note that the beamspace matrix Y in Equation (22) for
estimating the DODs is formed by the estimated DOAs. There is no mismatch in the eigenvalues 7 and
~i; therefore, the estimated DOAs, elevation angles, and azimuth angles can be paired automatically for
the same target. Because the number of available sensors is virtually doubled, the non-circular ESPRIT
like algorithm can improve the resolution capability and noise robustness. In addition, the proposed
method can double the number of resolvable sources.
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4. DERIVATION OF THE CRLB

Here we derive the CRLB for MIMO radar with non-circular sources. CRLB is the low bound
for parameter estimation error, which is usually used to measure the performance of the estimation
algorithm. It is known that the inverse of the Fisher information matrix (FIM) is the CRLB [29], which
bounds the error variance of the estimation from the radar system. Under the signal and system model
in this paper, the FIM can be expressed as

2L
Fi = =5 {Re[(D"1D) o RE] } (33)
o2
where o2 is the variance of the additive Gaussian white noise, and L is the number of snapshots.

D = [D,. Dy Dy, with Dy() = 250 @ a, Dy(B) = a, ® 24%) and Dy(p) = a, @ 242,

Moreover, TT; =T — A(A#A) " AX, Rg —SsH/L.
Define the FIM for the target as

Faa Fa6 Faap
F(Oé, 97 90) = Fyo  Fpo F&p (34)
Foa Fog Fyp
where
2L

Foo = = {Re | ((Dr(v)"TL{(Dy(w))) © RE] | (35)

o2
and v,w € [, 6, ¢].
Therefore, the CRLB can be obtained by

B (a,0,¢) = F(a,0,0)7 L (36)

5. RESULTS AND DISCUSSION

In this section, we provide three simulations to illustrate the performance of the proposed method. For
all the simulations, the transmit array is a UCA of radius » = A, and the number of transmit elements
is chosen as M = 21. Meanwhile, the receive array is a ULA with d = A/2, and the number of receive
elements is chosen to be N = 21. The length between the center of UCA and the reference point of
ULA is L, = 80 km. The radar system transits the BPSK signals which are noncoherent.

The root mean square error (RMSE) is defined to evaluate the performance of estimation, which
is expressed as

K C
RMSE = | > (Xni — (37)

k=1 1i=1

where K is the number of targets, C' = 500 the number of Monte Carlo simulations, yx; the estimated
result of the kth target, and the xj the real parameter of the kth target. To analyze the performance
of the proposed algorithm, we have compared the simulation results with that of the UCA-ESPRIT
algorithm in [15] and Li’s method in [18]. In addition, the CRLB of the estimated parameters with
non-circular source is also included for comparison.

In the first test, we study the performance for parameter estimation against the SNR. The SNR
is varied from 0dB to 20dB, and the number of snapshots is 120. There are two noncoherent sources
from directions (15°,44°,63°) and (20°,60°,80°). In Fig. 2, we depict the RMSE of the DOA and DOD
of target 1, respectively. The estimate results of target 2 are achieved in Fig. 3. To further evaluate
the estimation performance, the CRLB is also plotted for comparison. From the results, we see that
the RMSE decreases with improvement of SNR in the above algorithms, and it is obvious that the
performance of our method is better than Li’s method and UCA-ESPRIT algorithm.

In the second test, the relationship between the estimation performance and number of snapshots
is studied. Here, the number of snapshots is varied from 50 to 300, and the SNR is fixed at 10 dB. The
remaining parameters are the same as the first simulation.
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Figure 2. (a) DOA and (b) DOD estimation performance of target 1.
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Figure 3. (a) DOA and (b) DOD estimation performance of target 2.
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Azimuth

Figure 5. Transmit elevation angle and azimuth for six sources.

Figure 4 shows the simulation result of target 1. It is indicated that the parameter estimate
performance is improved with the increase of snapshots.

In the final test, we study the maximum of the estimated sources. As a fact, the UCA-ESPRIT for
circular signal can only deal with the sources that are less than K = 5 in the case of r = A\. However,
the theoretical analysis shows that the recognizable sources of the proposed method are twice as many
as that of the UCA-ESPRIT. Herein, we consider the six non-circular sources case for comparison. In
this case, the DOA and transmit elevation angles of the six sources are the same at (35°,45°). The
azimuths are 45°,55°,65°, 75°,85°, and 95°, respectively, and the SNR is fixed at 25 dB. From the first
and second simulations, we obtain that the estimation DOA of target has a high precision. Therefore,
we only show estimation results of the transmit angles and azimuth angles in Fig. 5. Obviously, it is
shown that the proposed method can deal with more sources than the UCA-ESPRIT.

6. CONCLUSION

In this paper, we present a direction finding method for MIMO radar with non-circular sources. In this
method, the characteristics of non-circular sources are utilized; therefore, the estimate performance is
better than Li’s method and the UCA-ESPRIT. Moreover, because the number of available sensors is
virtually doubled, the proposed method can deal with more sources than the UCA-ESPRIT. Results of
simulation demonstrate the effectiveness of the proposed method.
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